Research on the causes of conflict-induced migration is hindered by the lack of adequately disaggregated data. The underlying study overcomes this problem through the use of historical data on 164 prominent classical composers born after 1800. I analyze the impact of war on the probability to emigrate of composers, investigate the associated dynamics and shed light on the choice of a destination country in times of war. I find that the incidence of inter-state wars increases composers' probability to emigrate by around 7 % and the incidence of intra-state wars by roughly 19 %. The results imply that conflict impacts the migration intensity with a lag of approximately 1 year. Furthermore, the choice of a destination country is significantly affected by the incidence of war and less efficient from a career's point of view during war. Finally, I find heterogeneous responses to war based on individual's quality. While the better composers are more likely to emigrate in times of peace, it is not so anymore if a war breaks out. In times of war, all artists are affected by war and are prone to emigrate.
Introduction
The costs of war are manifold. One of the most disastrous aspects of war is conflictinduced displacements of populations. Millions of people have left their homes for fear of violence and politically motivated harm and seek as refugee asylum abroad. Such decisions to move are based on individual motivations. Little is, however, known about the decision-making process of the conflict-induced migrant. It is also not clear what are the dynamics of conflict-induced migration and the determinants for choice of a destination country. The lack of such knowledge is particularly problematic as political responses and the design of efficient policies for interventionism or delivery of efficient support for conflict-induced migrants becomes impossible.
The research on the causes and consequences of conflict-induced migration is hindered by the lack of adequately disaggregated data. The usually employed data sets are available only for whole refugee communities and contain the caveat of over-aggregation. Therefore, research on micro-motivations and incentives of conflict-induced migrants are mostly out of scope (Salehyan 2007) . There are no individual-level data sets available, because it is not feasible or secure to, for example, conduct representative surveys on migrants in regions where war takes place. In this article, this problem is overcome by using historical data on prominent classical composers. It is the first attempt to identify the determinants of displacement at the individual level using rigorous statistical analysis.
The focus of this study is on conflict-induced migration-that is, migration that occurs during, possibly due to, the incident of a war, as opposed to forced migration in general. Other forms of forced migration could be a result of politically motivated repressions, such as the dismissal of scientist in Nazi Germany (see Waldinger 2010 Waldinger , 2012 , or natural disasters. Arguably, it might be sometimes difficult to separate those two types of migration in the pursued research setting. 1 In extreme cases, the individual might not have any choice and is indeed forced to emigrate. The expulsion of a group of population from a country might be one example where the refugee could lack agency. In such extreme cases, the migrant's decisionmaking would be limited possibly to the timing and choice of destination country. Refraining from such extreme instances, refugees usually have some degree of choice, even if it is very constrained. It can be observed that as a result of war, some individuals decide to emigrate, while others do not leave the country. Undoubtedly, each citizen aims at 'limiting harm to one's health and life' (Salehyan 2007) , but some will be better off if they emigrate, others if they stay. This variation will be exploited in this study in order to shed some light on the determinants of migration in times of war.
The data set employed in this research is extracted from large, comprehensive music dictionaries, and it covers individual information for a global sample of 164 prominent classical composers born between 1800 and 1949. The composer database is linked with a thorough war data set-the Correlates of War (Sarkees 2000) -through the country of composers' residence and the region where combat occurred. The disclosed relationship between composers' probability to emigrate and the occurrence of wars in the region of the artists' residence is positive. I find that the incidence of civil war amplifies the propensity to emigrate by roughly 19 %. The incidence of an international conflict, that involves combat in the region of composers' residence, increases their probability to emigrate by around 7 %. No such effect of inter-state wars is found if combats occur in remote regions. I further shed light on the dynamics associated with conflict-induced migration and find some evidence that conflict impacts migration intensity with a lag of approximately 1 year. The results tentatively indicate that while in times of peace, the best composers are more likely to emigrate, in times of war, this ceases to be the case and all covered artists are equally likely to emigrate. I also investigate the choice of a destination country and find that in times of war composers emigrate to countries that they already know and are familiar with, rather than, as it occurs in times of peace, to countries that have potentially larger demand and a greater number of peers, and would be thus presumably beneficial for their musical career.
Of particular relevance to this research is an article by Borowiecki (2012) who models the aggregate stock of classical composers in a country during times of war and peace. The aggregate approach allows to conduct a comparison with the total population and can therefore provide insights on the relative propensity of creative individuals to emigrate from a region involved in warfare. The results disclosed by Borowiecki (2012) indicate that periods of war correspond negatively with the aggregate number of artists and that the war-effect is much greater for classical composers than for the overall population. However, using an aggregated data set, little can be said on individual's heterogeneous response to war.
The underlying article fills the gap and provides on individual level an investigation on the association between the incidence of war and composers' probability to emigrate from a country involved in war. The underlying study is based on a new data set that contains basic background information on each of the covered composers. This allows to explore which individuals are most likely to emigrate in times of war, what are the factors determining the choice of a destination country in times of war, as well as what are the dynamics of conflict-induced migration. The article provides therefore an exploration of new research questions which are complementary to the aforementioned article of Borowiecki (2012) .
The rest of the study proceeds as follows. In the next section, I present related literature. In the third section, the data sources are introduced. In the fourth section, I present and discuss the empirical analysis, and in the last section, I provide concluding remarks. facilitate or impede migration, such as individual's planning horizon and thus her age (Plane 1993) , educational attainment (Greenwood 1997) or personal contacts and access to information at the destination (Yap 1977) . 2 Despite the role of personal determinants in explaining migration, little is known on individual motives when it comes to conflict-induced migration. Within conflict economics, there exists a large amount of influential research on the economic and political causes and consequences of conflict-induced migration. However, the data sets employed in this literature strand are usually available only at the macro level and face the problem of over-aggregation. The data are available only for whole refugee communities and does not allow for studies of micro-motivations and incentives that theorists emphasize (Salehyan 2007) .
Studies using household-level data are very rare within the conflict economics research strand. Engel and Ibanez (2007) conducted in 2000 a survey in three main Colombian receptor cities and covered 376 households who decided to leave their area of origin due to the reasons of violence. While randomness and legitimate representation of those surveys might be debatable, the authors provide an interesting analysis of the factors affecting displacement. Ibanez and Moya (2010) use data from surveys of Colombian displaced households and provide evidence on vulnerability of refugees. Conflicts are found to impose a heavy burden on the displaced population and lead to drops of community's overall welfare.
It is established that both the type of conflict and the associated violence level determine migration flows. Civil wars have generated the highest migration rates, followed by wars between states (e.g. Schmeidl 1997) . Government violence or dissident violence is found to be important determinants, while measures of economic conditions (e.g. GNP) are mostly insignificant (e.g. Moore and Shellman 2004) . It is, however, widely acknowledged that refugees have a negative influence on the security conditions of the source and host country as well as on relations between the two (e.g. Zolberg et al. 1989 ). Murdoch and Sandler (2002) have disclosed a series of external effects of conflicts in one country leading to lower economic growth and welfare. Negative spillover effects are found also with relation to poor health in neighbouring states (e.g. Hazem et al. 2003) . Benefits arising from forced migration are hardly ever disclosed.
Migration flows depend also on the political environment of the origin country. Epstein et al. (1999) develop a locational model of rent-seeking to determine incentives to emigrate. It is argued that in countries with easy contest for privileged income redistribution, that is, when skills are of low importance in obtaining higher income, the best individuals will emigrate first. Whereas when contests are difficult and higher income depends on a person's ability, the lesser skilled are more prone to leave the country first. A possible determinant of the difficulty of contest for privileged income redistribution might be the incidence of war. One could thus expect that in times of peace (if the contest was easy), the best are more prone to emigrate, whereas in times of war (during difficult contest), the worst would be expected to emigrate.
The direction of the migration flows is not necessary directed at richer countries. Pedersen et al. (2008) find that welfare is not a significant factor in explaining immigration flows. 3 This could be explained, as argued by the authors, by the fact that refugees are constrained in the choice of country by logistics or restrictive immigration policies. Asylum seekers might not act as income maximizers but rather try to maximize the chance of being admitted as a refugee (see also Nannestad 2007) .
Given the underlying sample of outstanding creative individuals, this research relates also to the literature strand on the migration of elites (see Commander et al. 2004, for review) . The emigration of skilled individuals is in general regarded to be costly for the sending country, because of lost investment in education, high fiscal costs and labour market distortions. However, there are also several advantages arising due to migration of the elites. One of the most obvious benefits is the apparently large private benefits of the migrants, who possibly experience higher productivity in their new locations (e.g. Hunter et al. 2009 ).
All in all this paper contributes also to the cultural economics literature. O'Hagan and Hellmanzik (2008) have demonstrated a marked migration and geographic clustering activity for visual artists and O'Hagan and Borowiecki (2010) for classical composers. The authors provide qualitative arguments and suggest that war could bring an artistic cluster to an end and shift it to another location. It is observed, for example, that the role of Paris as a meaningful hub location for classical composers has remarkably dropped during the Second World War. At the same time, the importance of New York increased considerably. As such, the underlying analysis provides empirical evidence on the impact of war-related activity on location choice and migration intensity of artists. The weight of this contribution is further enforced by the fact that geographic clustering is conducive to productivity. Composers who worked in Paris before World War Two have been significantly more productive in terms of artistic output due to the positive externalities associated with a geographic cluster (Borowiecki 2013) . The presence of artists is, however, also meaningful for the attractiveness and economic development of a region. Nussbaum and Sen (1993) posit that the presence of cultural talent allows for higher quality of life. An established arts and cultural sector is likely to attract entrepreneurs and creative individuals from other disciplines stimulating so economic development (Andersson and Andersson 2006) .
Data
The selection of the composers covered by this study is based on Murray (2003) who provided a considerable and recognized survey of outstanding contributions to the arts and sciences from ancient times to the mid-twentieth century. The study of human accomplishment is conducted for several fields, including classical music. For each outstanding individual in every discipline, an index score is provided by Murray (2003) , based on the amount of space allocated to the creative individual in the reference works. Since composers mentioned in a greater number of reference works or with longer biographical entries are supposedly of better quality, the Murray's Index Score reflects an artist's lifetime achievements. The index score is normalized for all individuals listed in each discipline so that the lowest score is 1 and the highest score is 100. Since Murray's work is based on numerous international references, there exists hardly a risk of a bias towards the country where a reference work has been published or marketed. 4 The focus of this analysis is put on individuals born after 1800, since the population, GDP and especially war data sets are available from that period onwards. There are several implicit advantages of the selected time period of the nineteenth and twentieth century. First, classical composers in this period were found to be extraordinary mobile individuals (O'Hagan and Borowiecki 2010) . As a result, sensible migration analyzes become possible, especially as the geographic spread of composers is very high. Second, music composition became an entrepreneurial activity: classical works developed into a product which had a market price and the composer became a producer who faced diverse incentives to 'produce' in certain cities and countries (Scherer 2001) . 5 Next, data on the lives of composers are available and relatively reliable, as opposed to, for example, artists of earlier periods. Furthermore, the period chosen covers wars that significantly shaped most recent history and encompasses many of the most influential composers of all time. Finally, the period under consideration covers only deceased composers hence an analysis of whole life periods becomes possible.
I use Grove Music Online (2009), the leading online source for music research, for the extraction of background information and migration patterns for the composers encompassed in this article. This large multivolume dictionary contains detailed biographies of all composers encompassed by this study, and it is ''a critically organized repository of historically significant information'' (Grove 2009, Preface); therefore, it is an ideal source for the purposes of this article. 6 The focus of this analysis is directed only at the life periods of a composer in which music-related work dominated, that is, when the composer was composing, giving tours, conducting philharmonic orchestras, teaching at music schools, managing music institutions or simply travelling in search of inspiration. Due to such restriction, it is achieved that the encompassed individuals are much more comparable. Obviously, a music student or an individual engaged only in nonmusic-related activities would face very different migration propensities than a composer and, if for any reason such individuals would experience, for example, consistently more often war, the results might be driven by such heterogeneity, as opposed to reflect the real influence of war on individuals behaviour. Therefore, by excluding the childhood, education and retirement life periods as well as periods in which only other professions were practiced, it is ensured that the individual from the sample was in fact a composer and hence more homogeneous. The location changes are recorded from the first year a composer becomes involved in a music-related activity other than learning, for example, the artist composes his first work.
The data on wars are taken from the Correlates of War (COW), as introduced in Sarkees (2000). The employed database covers military conflicts that occurred between 1816 and 1997 and provides records that allow to disaggregate them into inter-state war (i.e. war fought with an other state) and in intra-state war (i.e. war fought within state borders between government and non-government forces). The COW data set provides further a number of records for each war, for example, information in which region of the world the war occurred, the number of battlerelated deaths sustained by the participants' armed forces and the size of the prewar population. The war data set is linked with the composer database if the country of composers' residence has been involved in a conflict in a given year. Furthermore, using the records on the ''region(s) where combat involving the state occurred'' (i.e. the WhereFought variable), it is possible to control for wars that occurred in different parts of the world. 7 In order to concentrate on wars that had, if at all, a direct effect on composers' migration decisions, wars fought in remote regions are excluded from the main specifications. This restriction is motivated by the ample difference between wars that occurred in the region as opposed to wars that occurred say on a different continent. Wars that are fought in remote regions (e.g. colonial wars) would be often fought by wealthy states with a high international prestige, and hence, such wars could rather indicate the countries' overall economic and social welfare rather than the incidence of a conflict. 8 Furthermore, geographically remote wars should not have a detrimental effect to, for example, the cognition of security. Supposedly, people do not feel to be at risk of being harmed during wars that take place in remote regions. As a result, it might be expected that remote wars have a very different effect on composers' migration patterns. 9 The analyzed time period coincides with several changes in the political structure of countries, and hence, the following adjustments have to be made. As the authors of the conflict database aggregate the wars for Germany before the unification in 1871 and for Italy for the period during the nineteenth century, I similarly aggregate composers for both states. For the years 1816-1918, during the existence of the Austria-Hungary Union, the composers as well the wars in Austria, Hungary or Czech Republic are aggregated. As all composers in Czechoslovakia (state existing from 1918 to 1993) were located within the boarder of Czech Republic, the contemporary name is used. Furthermore, in order to study the extent of war-related emigration from a country, the data set needs to be revised for composers who left the country in order to serve the army, sustained a conflict-related death, or were imprisoned abroad in forced labour camps. Consequently, a total of seven composers are excluded from the sample and as a result this study encompasses 164 prominent composers. 10 The population and GDP per capita records are obtained from Madisson (2006) . The used statistics on world population contains annual data from 1820 until 2006 for a majority of world countries. For a few missing years, the population and GDP per capita series were linearly interpolated. Population is measured in thousands at mid-year, and GDP per capita is measured in 1990 USD.
Empirics
This section describes and discusses the empirical analysis of this article. First, the econometric estimation framework is presented. Second, summary statistics are reported. Third, the relationship between war and migration intensity is presented and discussed. Fourth, light is shed on how this relationship varies depending on individual's quality, and finally, it is investigated what determines the choice of a particular destination country.
Methodology
I propose a model that estimates the probability to emigrate based on a specification at the individual year level:
The dependent variable (Emigrate itc ) is an indicator function that takes the value one for the composer i in the year t if he emigrated from the country c. We are primarily interested how the probability to emigrate is influenced by the incidence of war (War tc ), which is measured with an indicator function that takes the value one if a war occurred in year t in country c. Therefore, of main interest is the coefficient b 1 . In order to assure a robust estimation of the war impact, I introduce a number of control variables. I control for composer-age effects with a quadratic age polynomial (Age itc and Age itc 2 ). In order to take account of unobservable composers' heterogeneity, the specification contains further indicator functions that take the value one for each single composer (and zero otherwise). 11 The set of dummy variables takes account of any individual heterogeneity other than that which is controlled for by the individual-level variables that have been included in some specification. I also include dummy variables for each single year to deal with unobserved time heterogeneity. The introduction of country controls accounts for difference between countries. 12 I account for demand-specific factors by introducing control variables for logged population size and logged GDP per capita. In some specifications, I further control for some of composers' characteristics that could potentially influence the decision to migrate (e.g. duration of musical education). In additional estimations, I account for the duration and intensity of the observed wars. The standard errors (e it ) are clustered at the composer level, allowing for correlations between observations of a single composer (within individual i), but remaining independent between composers (i.e. individual i and j do not have correlated errors). As the dependent variable is binary I estimate a maximum-likelihood probit model and report the marginal effects, that is, the discrete change in the probability for the dependent variable for an infinitesimal change in each explanatory variable. In this research design, reverse causality is not an issue. The causal relationship between migration and war appears to be clear: war influences composers' migration intensity, not the other way round. 13
Data inspection
A summary of composer's characteristics is presented in Table 1 . The data set encompasses individuals who were engaged in music-related work during most of their lives (around 46 out of 69 years). 14 One-third of the composers had a father who was involved in a music-related activity (e.g. played piano, acted as conductor), the mother was engaged in music in around 26 % of the cases, and in 22 %, there was any other family member of the composer involved in a music-related activity. The mean Murray's Index Score is 7.3 with a marked right skewed distribution. Nearly, one-third of the composers were born in the first half of nineteenth century, a half was born in the second part of nineteenth century and the remaining artists were born in the twentieth century. In more than 7 % of the yearly observations, composers migrated, which indicates that they moved between countries on average around 3.2 times during their lives. In the last panel of Table 1 , it can be observed that composers' country of residence was involved during 6.7 years in international wars and 0.87 years in civil wars. The duration of inter-state wars is 3.5 years and is higher than the duration of intra-state wars that lasted around 2.4 years. A total of 119 composer lived at some stage during his life in a country engaged in an international war and 52 out of the studied individuals lived in a country involved in an intra-state conflict.
The list of wars that are encompassed in this article along with their duration is provided in Table 2 . The average intra-state war occurred in a country where 3.8 composers were located and inter-state wars engaged countries with 14.5 artists. The composer was located in a country involved in civil war on average during 1.6 years before he emigrated or the war ceased. International wars lasted for 1.8 years before the conflict finished or the composer left the country.
A total of 28 countries have been visited by the composers covered in this study. A summary of the countries that played some role as the place of residence of classical composers, in particular, where the average composers stayed at least 0.1 years, is presented in Table 3 . It can be viewed that France was the predominant country of residence for composers of the analyzed time period (visited by 73 artists and the average composer spent there 12.5 years). France is followed by United States (64 visits, 6.8 years), Germany (58 visits, 5 years) and Italy (31 visits, Conflict-induced migration of composers 247 4.1 years). Russia and Austria were visited by around 25 composers each, where the average artist spent 3.5 and 2.4 years of his life, respectively. The average country was engaged in 2.7 inter-state wars with a total duration of 7.2 years and in around one intra-state war with a total duration of 2.7 years. Preliminary evidence for higher emigration rates in times of war can be gathered in Table 4 where I summarize for all analyzed life periods of the encompassed composers the mean migration rates depending on the presence or absence of a conflict in the country of the artists' residence. It can be observed that around 8.5 % of all composers emigrate in the absence of an international war. The share of migrant artists increases to 11.5 % in times of international conflict. The rise indicates that emigration rates were by around 3 % points higher during inter-state wars than during peace.
The emerging difference between times of peace and warfare is even greater for the case of intra-state wars. During civil wars, the emigration rate is almost twice as high as in times of peace. All discussed differences are significantly different from zero at the usual confidence intervals. Table 5 summarizes the results based on the proposed Model (1). In the regression reported in Column (1), it can be observed that inter-state wars correspond with a marked increase of the emigration rate. Composers were 6.6 % more likely to depart from their country of residence during an international conflict. The impact of intrastate wars is also positive albeit small in size and statistically undistinguishable from zero. The specification also contains controls for demand-related factors: logged population size (an approximation for the size of potential demand) and logged GDP per capita (a proxy for individual wealth). The point estimates on both variables have a negative sign (albeit only the coefficient on GDP per capita is significant), providing some indication on composers' lower probability to emigrate from countries with larger population size or higher GDP per capita. Source: see Table 1 An arising question concerns the dynamics of the war impact. It is important to understand whether higher emigration occurs in anticipation or as consequence of the war. Therefore, I study the lags and leads of the war variables and report the results in Column (2). The impact of international wars remains high and significant in the year of the conflict and carries somewhat over to the next year. The influence of intra-state wars remains positive in the year the war occurs and rises considerably in the year afterwards. The importance of intra-state wars becomes visible with a Source: see Table 1 Reported are only countries where the average composers stayed at least 0.1 years delay of one year and the estimated coefficient indicates that composers were 20 % more likely to emigrate if a civil war occurred in the previous year. Those effects disappear 2 years after the incidence of each conflict. There is also no significant relationship between wars and the probability to emigrate before the occurrence of the war. The estimated magnitude of the coefficients for intra-state wars is greater than the coefficient for inter-state wars, implying that civil wars lead to greater migration flows in each year a conflict lasted. The results are consistent with previous literature that found intra-state wars causing higher emigration rates than international conflicts. Next, I turn over to the question of the timing of conflict-induced migration. It is interesting to observe that intra-state-war-induced migration occurs with a lag of approximately 1 year. One possibility for such disparity in the timing could be a consistent difference in the duration of international wars and civil wars. Inter-state wars last usually longer than intra-state wars, and hence, a composer has more time to respond to the conflict and to emigrate. To explore the possibility of a lagged response to war, I exclude all wars that lasted longer than 1 year. The findings for the restricted sample are thus based on eight inter-state wars (i.e. Austro-Sardinian, First Schleswig-Holstein, Roman Republic, Italian Unification, Second Schleswig-Holstein, Seven Weeks, Hungarian-Allies and Russo-Hungarian) and nine intrastate wars (Austria vs. Socialists, Austria-Hungary vs. Viennese, Brazil vs. Paolistas, Finland vs. Communists, France vs. Republicans, France vs. Royalists, Spain vs. Asturian Miners, Two Sicilies vs. Liberals and United States of America vs. Sioux Indians) that lasted 1 year or less. This is a very demanding exercise as a large number of observations are lost. We are left with 139 annual observations when an international war lasted and 34 for civil wars. The results are presented in Column (3). I find that the estimated coefficients for both types of war are much more comparable in their timing: international inter-state wars and intra-state wars have the greatest effect on composers' emigration rates with an annual delay. Civil wars lead to a highly significant increase of the emigration rate in the following year by around 18.6 %. The effect of international wars is now also lagged by one year and implies an increased probability to emigrate by around 7 %. The coefficient on the inter-state wars has, however, a p value of 0.108 and lies thus outside the usual statistical confidence intervals.
Migration and war
The estimated specifications consider so far only wars that involved combat in the region where the composer resided. An arising question is whether the observed war-effect would prevail if one considered remote wars that involved combats only in other countries or continents than the state where the composer is residing. It is unlikely that such wars would convey the same effect on composers' emigration rates from the country involved in warfare. Wars fought on a different continent might not have, for example, any detrimental effect on the cognition of security. Furthermore, many of the covered conflicts fought on other continents have been colonial wars and involved usually wealthy states with a high international prestige. The presence of an effect of remote wars on composers' emigration is analyzed in a specification that is reported in Column (4). The point estimate is negative and indicates a 2.8 % decrease in the emigration intensity of composers. The result implies that the probability to emigrate decreases during the incidence of remote wars. One possible explanation is that engagement in colonial wars was usually associated with wealth accumulation and gain of prestige by the involved country, which might have disincentivized composers' emigration.
In the last specification [reported in Column (5)], I analyze the impact of wars on composers' immigration probabilities. An investigation is provided of the association between the incidence of war in the destination country and the probability to immigrate to that country. The employed data set records in which year a composer has immigrated to a country, and the probability to immigrate variable (i.e. Immigrate itc ) is modelled as a function of the participation of that country in war. The estimated coefficients on the war impact on immigration are marginal in size and not significant. It is reassuring that while the war-influence has a positive impact on the emigration rate, no such effect can be observed on the immigration rate. In other words, composers' probability to immigrate to a country is independent from the incidence of war. This result confirms that the analyzed wars have a clear negative impact on the number of composers located in a country, rather than simply an impact on the overall migration intensity. It is also encouraging to observe that the coefficients on the demand-specific variables have now a positive sign and have an increasing influence on composers' probability to immigrate to a country.
Each war is unique, and capturing the incidence of a war with a dummy variable might not adequately account for its heterogeneity. In particular, the varying level of war-related violence, as suggested by recent research, might have a strong impact on migration rates. Therefore, I further take account of the varying intensities of conflict. I introduce a variable that measures the number of battle-related deaths sustained by the armed forces of composer's country of residence. 15 In order to adjust the variable for differences in size between countries, as well as intertemporal differences in country size, I express the battle-related deaths in relation to the pre-war population size of the country where the composer resided. Further account is taken of varying durations of wars and expresses the term per year of duration of a conflict.
The results are reported in Table 10 in Appendix 2. The estimated point estimates for the war-related deaths per population size are positive and statistically significant for both types of war. An annual battle-related loss of 1 % of population during an international conflict would increase composers' probability to emigrate by over 10 % and during civil war by around 16 %. It is encouraging that the results are consistent with the results discussed above as well as with findings from previous research: migration intensities increase with rising war-related violence and intra-state wars cause higher emigration rates. Next, I account for composers' migration history. For this reason, I count all moves that occurred during a composer's life and introduce that measure as an additional control variable. The results are presented in column (3) in Appendix 2. As one would expect, the migration history variable has a positive association with the probability to emigrate. The main results remain, however, very stable. 16 15 For intra-state wars the number of deaths covers the total battle deaths of all participants, i.e., of the government and non-government forces. Both variables are obtained from the COW database. 16 The results are also robust to a number of additional tests. Dropping countries with extreme characteristics (e.g. Russia) does not alter the findings. Neither does the inclusion of the life period when a composer has been in education. The results remain stable also if the years after World War II or either of the world wars was excluded. All results from the robustness estimations are available upon request.
Individual's quality and migration
The differences in the emigration rates depending on the quality of the individual are analyzed further. I distinguish between composers quality based on Murray's Index Score (MIS). In addition, I approximate composers' quality with the presence of a music-related engagement of the composer's family members (e.g. mother played piano, father acted as conductor). Since the Grove Dictionary lists musical engagement of family members only if those are of considerable importance, the proposed indicator functions could possibly approximate composers inherited skills and provide some rough indication on his inborn quality. 17 Furthermore, family members involved in a music-related activity could also contribute to a superior training of a young composer, as ''musical development continues beyond the age of 7 or so only in an environment that provides some sort of tutelage'' (Gardner 1997, p. 253) . Therefore, it is likely that there exists a positive association between composers' quality and music-involvement of his family members. 18 In particular, I differentiate between artists whose either father, mother or any other family member was involved in a music-related activity.
The variations in the war-effect on composer's emigration probability depending on his quality are reported in Table 6 . Column (1) summarizes the baseline results that is a specification that includes inter-state war at year t and intra-state war at t -1. In column (2), I investigate which individual characteristics correspond with higher emigration rates and include MIS, as an approximation of composers' quality, and an indicator function for the presence of any music-related engagement of composers' father, mother or any family member. I find that composers with higher MIS are more likely to emigrate: ten points more on MIS result in an increase of the probability to emigrate by around 1.8 %. Composers whose family members are engaged in a music-related activity are more likely to emigrate. The increase in the emigration propensity is the highest if composer's mother or any other family member had music background. In a further specification, I combine the war variables and the individual controls. The results are reported in column (3). The main results can be confirmed: inclusion of the additional individual controls does not alter the war-effect on emigration. I also observe that the point estimates for the measures of composers' characteristics remain consistent.
Next, interaction terms are introduced in order to study how the war impact differs depending on individual's traits. In Column (4), I introduce interaction terms between the conflict variables and MIS. I find consistent, positive and significant estimates for both war terms which provide further reassurance with regard to the robustness of the main results. It is also disclosed that the coefficients for the interaction terms are insignificant and negative. This indicates that with a higher 17 See Howe (1999) for a review of the relationship between individual's early family background conditions and mature attainments of creative people. 18 An alternative mechanism is that composers with family members involved in a music profession can possibly avail of their network and have better access to demand and related supply industries. If this was the case, the introduced proxy of intrinsic ability would be potentially biased by the presence of social network. The further presented estimates on the indicators for music background of family members have to be thus interpreted as an upper bound of inborn ability. MIS, composers are not affected to a different extent by war, or in other words, the better artists are not more likely to emigrate in times of conflict. I further include interaction terms between the war variables and the indicator function for musicrelated background of composers' father, mother or any other family members. The findings can be viewed in Columns (5)-(7). The overall war-effect remains consistent in size and sign: composers are more prone to emigrate in times of war. Interestingly, now the coefficients for the proxies for composers' quality diminish dramatically in size and turn insignificant. This means that no additional effect can be observed for composers with family members involved in music-related activity. Also, the estimated coefficients on the interaction terms are never significant, providing tentative evidence on the lack of any difference between better and worse artists. The emerging picture is very interesting. While the better composers are more likely to emigrate in times of peace, it is not so anymore if a war breaks out. In times of war, all artists are affected by war and are prone to emigrate to a comparable extent. This finding is somewhat in line with Epstein et al. (1999) . In times of peace, when the contest for privilege is easy and skills are of little significance in obtaining higher incomes, the best individuals emigrate first. Whereas when the contest becomes difficult and skills become a meaningful determinant of income distribution, as it is presumably the case in times of war, the selection deteriorates. 
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Destination of migration
An important question concerns the choice of a destination country: why does the conflict-induced migrant chose a particular destination? With the data set employed in this article, it is possible to overcome data limitations of previous research and to provide new insights into the determinants of choice of the destination country. I investigate the differences between the destination country and the origin country by focusing on a number of variables. I study whether the conflict-induced migrant has been before at the destination country and whether the destination country is the individual's country of birth. Furthermore, I analyze the differences in the number of composers, population size and GDP per capita between the destination and origin countries. 19 The results are summarized in Table 7 . In Column (1), I present the frequency a move occurred to a country that has been visited previously by the migrant, whether it was a composer's birth country, as well as the mean number of composers, population size and GDP per capita at the destination. In Columns (2) and (3), I disaggregate the observations into immigrations that are triggered by war, that is, if war was present in the origin country, and moves that occurred in times of peace, that is, during absence of war in the country of origin. The differences between those observations are summarized in Column (4). It can be viewed that if the move occurred during war, composers are over 9 % more likely to immigrate to a country where they have been before. Artists are also 4 % more prone to return to their country of birth if the move is triggered by war. Furthermore, if the migration is caused by the incidence of conflict in the origin country, composers are moving to a country with 2.1 less composers, 25 million lower population size and 815 USD lower GDP per capita.
The investigation of correlation is further complemented by a regression analysis. For this reason I estimate the relationship between the previously discussed set of variables and the incidence of migration when the origin country was involved in war (as opposed to migration when origin country has been at peace). 20 The results are presented in Table 8 . It can be observed that each analyzed variable on a standalone basis has a similar relationship in terms of sign to the results discussed previously [columns (1)-(4)]. The association between immigration in times of war and the choice of a country where one has been before or difference in GDP per capita is only marginally outside the usual significance intervals (p value is equal to 0.128 and 0.111, respectively). Column (5) combines all variables in one specification when further composer age, year and country controls are introduced. 19 As the focus of this analysis lies on the choice of a particular country, rather than on modelling whether immigration occurred, Model (1) cannot be used. It would be preferred to estimate a model that accounts for differences in characteristics between all possible destination countries and the origin country, i.e., a model that would also provide insights on the issue why a composer has not chosen a particular country. It is refrained, however, from this approach due to the lack of data on all potential destinations, i.e., all countries that could have been chosen but were not. 20 The formal model to be estimated is given by: P((Immigrate during war itc ) = 1) = b 0 ? b 1 (Been before at destination) tc The probability of choosing a country that a composer has been before is higher by 29 % in times of war. The country with a lower number of composers and smaller population is more likely to be chosen by the conflict-induced migrant. In contrary to previous findings, the destination in times of war has a greater GDP per capita. It must be, however, noted that this specification contains possibly some noise due to multicollinearity issues, as for example, countries with larger population would have consistently more composers and often also greater wealth. Another problem with this specification is that the number of observations decreases substantially due to perfect predictability of some of the control variables. For these reasons, the specification presented in column (5) should be interpreted together with the simple estimations reported in columns (1)-(4). 21 The disclosed patterns seem to indicate that during times of war, composers emigrate to countries where they have been before or where they have been born. It is possible that the decision to emigrate in times of war has been made under pressure and in an environment where life might be endangered and cognition of security is low. Therefore, composers' main motivation for the emigration could be simply the exit from the country engaged in war and the move to a secure region. In times of peace, however, composers migrate to countries that seem to be better for them from the perspective of their careers. The chosen destination, if there is no pressure in form of war, is a larger and wealthier country. Furthermore, it is a The results are very similar in a robustness specification that excludes immigration to USA (not reported).
Conflict-induced migration of composers 257 country with more classical composers which presumably enables better interactions with peers and potentially leads to productivity gains (compare Borowiecki 2013). The results provide quantitative support for the explanations proposed in Nannestad (2007): conflict-induced migrating composers seem to move towards secure and relatively poorer destination countries than the average migrant. The emerging picture adds also to the arguments provided by Ibanez and Moya (2010) on the associated decrease of welfare of households that are displaced due to the incidence of war.
Conclusion
This article provides new insights into the decision-making process of conflictinduced migrants. The analysis is based on a unique database that records basic background information and migration patterns of 164 prominent classical composers, and links it with the occurrence of inter-state and intra-state wars for the time period 1816-1997. I find that the incidence of international war increases composers' probability to emigrate by approximately 7 % and the incidence of civil war leads to around 19 % higher emigration propensities. The findings are consistent with previous research conducted on the causes of war-related migration: wars within states lead to higher emigration rates compared with wars between Characteristics and differences to origin country Standard errors are clustered at the composer level and reported in parentheses. The dependent variable is an indicator function that takes the value one if migration coincided with war in the origin country and zero for migration in times of peace. Differences are calculated between destination country and origin country. Difference in population size is measured in 10,000 citizen ***/**/* Estimates that are significantly different from zero at 99/95/90 % confidence states. The results are also in coherence with previous findings of increasing refugee flows with higher war-related violence. It is further illuminated that conflict impacts individual's migration intensity with a lag of around 1 year and, based on individual's quality, tentative evidence on heterogeneous migration patterns in times of conflict and peace are disclosed. While in the absence of war the best composers are most likely to emigrate, in times of conflict, all artists, irrelevant of quality, are affected by the incidence of war and emigrate to a similar extent. I finally investigate the choice of a destination country and find that in times of war, composers are supposedly more likely to emigrate to countries that they already know and are familiar with, instead of choosing countries that would be beneficial for their career. This research provides new insights towards the growing literature in development economics (and political sciences) on the magnitude and dynamics of migration in consequences of war. The presented results are also of relevance to the migration economics research strand, as it sheds some light on the extent of migration propensities of individuals during times of peace and war. Finally, this study tentatively adds to the understanding of the marked shifts of artistic clusters. Prominent composer exhibit high migration intensity and this mobility is even greater during times of war. As a result, it is possible that the incidence of wars have set in motion a critical mass of composers which has then contributed to the reallocation of a geographic cluster for classical music.
This research does not come without limitations. The analysis is obviously based on an extreme non-random sample and any generalization is difficult. Nonetheless, it is likely that the covered prominent composers are to some extent representative of classical composers in general. This claim is particularly realistic in the light of recent findings by Borowiecki and O'Hagan (2012) , who found a large degree of similarity in migration patterns of top composers and all composers listed in the Grove Music Online Dictionary. Any deduction of the findings to other groups of creative individuals is even more difficult. It is nonetheless possible that also visual artists, writers or even entrepreneurs have responded in the past similarly to the incidence of war. Table 9 Composers included in this study Probit estimation techniques are employed. Marginal effects and pseudo R 2 terms are reported. Standard errors are clustered at the composer level and reported in parentheses. All variables are estimated at year t. I do not report composer-age controls (estimated with a quadratic age polynomial), composer controls (estimated with dummy variables equal to one for each composer), year controls (estimated with dummy variables equal to one for each year), nor country controls (estimated with dummy variables equal to one for each country). Migration history measures the number of international moves of each composer (see also Panel C in Table 1) ***/**/* Estimates that are significantly different from zero at 99/95/90 % confidence Conflict-induced migration of composers 265
